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Nesta aula mostraremos como métodos de

aprendizado de máquina supervisionados podem

contribuir para o desenvolvimento de pesquisas com

foco na descoberta de fármacos. A partir das

informações sobre a estrutura tridimensional de

proteínas relacionadas a alguma patologia, podemos

usar as informações experimentais para treinarmos

modelos de aprendizado de máquinas. Uma vez

treinados e validados, esses modelos são usados para

busca por moléculas que podem apresentar ação

farmacológica. A partir da analogia chave-fechadura,

podemos pensar que os métodos de aprendizado de

máquina nos auxiliam na busca de novas chaves

(fármacos em potencial) que se encaixam numa dada

fechadura (parte da proteína que interage com o

fármaco). Iremos apresentar o conceito de espaço de

funções escores e como usá-lo para construir modelos

de aprendizado de máquina direcionados para

proteínas de interesse.

Resumo
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Mapa de densidade eletrônica da estrutura da CDK2 em complexo com

Roscovitina. A região mostrada é do sítio de ligação (fechadura).
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Abaixo temos a estrutura do complexo da CDK2 com o fármaco Roscovitina. A molécula de Roscovitina é um

inibidor competitivo, que impede que a molécula de ATP se ligue à proteína CDK2. A estrutura abaixo foi obtida

a partir da técnica chamada cristalografia por difração de raios X. A principal informação obtida a partir da

difração de raios X é a estrutura da molécula. Quando dizemos estrutura, nos referimos às coordenadas

atômicas de todos os átomos da proteína e do ligante.

Sistema Proteína-Ligante
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As coordenadas atômicas são obtidas a partir do mapa de densidade eletrônica, indicado com gradeado azul

abaixo. Esse gradeado é uma informação experimental derivada dos dados de cristalografia por difração de

raios X.

Sistema Proteína-Ligante
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Abaixo temos o zoom para a região da proteína onde encaixam os inibidores. Especificamente, a figura mostra

a região de encaixe da molécula Roscovitina. Estamos vendo um zoom da fechadura (parte da proteína) com a

chave ligada (molécula de Roscovitina). O gradeado azul indica a densidade eletrônica.
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A base de dados Protein Data Bank (PDB)

(https://www.rcsb.org/) é o maior repositório de

informações sobre a estrutura tridimensional de

macromoléculas biológicas. Essa informação está

armazenada na forma de arquivos de texto, onde cada

linha tem a informação sobre as coordenadas x, y e z

de cada átomo da proteína. Ao lado temos a página de

entrada do Protein Data Bank (imagem capturada em

Abril de 2024). Nesta aula iremos olhar como é o

formato de um arquivo PDB.
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Página de entrada do Protein Data Bank (https://www.rcsb.org/) como vista em

Abril de 2024. Todo mês o PDB muda a molécula do mês. Essa parte do PDB

visa fornecer para comunidade interessada uma fonte de informação sobre o

papel biológico das moléculas que foram depositadas no PDB.
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https://github.com/azevedolab/
https://www.rcsb.org/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112


Na maioria dos artigos científicos que descrevem as estruturas tridimensionais de proteínas, os autores

indicam que as coordenadas atômicas da moléculas estão disponíveis no site do PDB (https://www.rcsb.org/).

Além disso, os autores indicam um código alfanumérico de quatro dígitos que traz a identificação da proteína

depositada. Destacamos a CDK2, veremos como fazer download da CDK2 em complexo com o inibidor

Roscovitina.
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https://www.rcsb.org/
https://publons.com/researcher/1890214/walter-f-de-azevedo-jr/
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112


Acesse o site do PDB (https://www.rcsb.org/). Você terá a página abaixo.
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https://www.rcsb.org/
https://publons.com/researcher/1890214/walter-f-de-azevedo-jr/
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112


Digite 2A4L no campo indicado e pressione Enter.
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https://publons.com/researcher/1890214/walter-f-de-azevedo-jr/
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112


Veremos a estrutura da CDK2 em complexo com Roscovitina. A partir da página abaixo, temos acesso a

diversos dados sobre a estrutura da proteína. Veremos alguns deles, por exemplo a estrutura primária da

proteína.
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https://publons.com/researcher/1890214/walter-f-de-azevedo-jr/
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112


Clicamos em Display Files->FASTA Sequence.
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https://publons.com/researcher/1890214/walter-f-de-azevedo-jr/
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112


Abaixo temos o arquivo no formato FASTA para a CDK2. Os arquivos no formato FASTA trazem a estrutura

primária da proteína. A primeira linha do arquivo FASTA mostra a identificação da proteína. Da segunda linha

em diante, temos a sequencia de aminoácidos com o código de uma letra.
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https://publons.com/researcher/1890214/walter-f-de-azevedo-jr/
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112


Para termos acesso às coordenadas atômicas, clicamos Display Files->PDB Format.
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https://publons.com/researcher/1890214/walter-f-de-azevedo-jr/
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112


Abaixo temos as primeiras linhas do arquivo no PDB para a CDK2 com Roscovitina. Essas linhas trazem

informações sobre a identificação da proteínas, os autores seguidas de detalhes sobre a técnica experimental

usada para a resolução da estrutura da proteína. As coordenadas atômicas estão mais abaixo no arquivo.
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https://publons.com/researcher/1890214/walter-f-de-azevedo-jr/
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http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://azevedolab.net/
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No PDB as coordenadas atômicas são identificadas com a palavra-chave ATOM, como destacado abaixo.
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A seguir temos a descrição de cada campo de uma linha de coordenadas atômicas de um arquivo PDB.
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ATOM 1 N MET A 1 101.710 112.330 93.759 1.00 48.54 N

ATOM 2 CA MET A 1 102.732 113.140 94.479 1.00 47.79 C

ATOM 3 C MET A 1 103.199 114.420 93.762 1.00 47.20 C

ATOM 4 O MET A 1 102.995 114.577 92.561 1.00 51.55 O

ATOM 5 CB MET A 1 103.933 112.272 94.785 1.00 50.37 C

ATOM 6 CG MET A 1 104.548 112.540 96.126 1.00 55.72 C

ATOM 7 SD MET A 1 106.336 112.671 95.934 1.00 62.79 S

ATOM 8 CE MET A 1 106.542 114.250 95.159 1.00 54.71 C

ATOM 9 N GLU A 2 103.906 115.275 94.503 1.00 44.44 N

ATOM 10 CA GLU A 2 104.085 116.695 94.178 1.00 40.49 C

............

Número do átomo

Tipo do átomo

Código de três letras do resíduo de aminoácido
Identificador de cadeia

Número do resíduo de aminoácido

Identificador de linha com coordenadas atômicas
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https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
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ATOM 1 N MET A 1 101.710 112.330 93.759 1.00 48.54 N

ATOM 2 CA MET A 1 102.732 113.140 94.479 1.00 47.79 C

ATOM 3 C MET A 1 103.199 114.420 93.762 1.00 47.20 C

ATOM 4 O MET A 1 102.995 114.577 92.561 1.00 51.55 O

ATOM 5 CB MET A 1 103.933 112.272 94.785 1.00 50.37 C

ATOM 6 CG MET A 1 104.548 112.540 96.126 1.00 55.72 C

ATOM 7 SD MET A 1 106.336 112.671 95.934 1.00 62.79 S

ATOM 8 CE MET A 1 106.542 114.250 95.159 1.00 54.71 C

ATOM 9 N GLU A 2 103.906 115.275 94.503 1.00 44.44 N

ATOM 10 CA GLU A 2 104.085 116.695 94.178 1.00 40.49 C

............

Coordenadas atômicas (x,y,z) em Å (1 Å =10-10m)

Fator de ocupação

B-factor (Å2)

Tipo do átomo

x y z
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https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
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Os programas de docagem como o Molegro Virtual Docker usam estas coordenadas atômicas para calcular a

distância geométrica entre átomos. Os programas de docagem consideram os átomos como esferas centradas

nestas coordenadas. Todos os cálculos realizados para o cálculo dos termos energéticos da interação entre um

ligante e a proteína começam com as coordenadas atômicas.
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ATOM 1 N MET A 1 101.710 112.330 93.759 1.00 48.54 N

ATOM 2 CA MET A 1 102.732 113.140 94.479 1.00 47.79 C

ATOM 3 C MET A 1 103.199 114.420 93.762 1.00 47.20 C

ATOM 4 O MET A 1 102.995 114.577 92.561 1.00 51.55 O

ATOM 5 CB MET A 1 103.933 112.272 94.785 1.00 50.37 C

ATOM 6 CG MET A 1 104.548 112.540 96.126 1.00 55.72 C

ATOM 7 SD MET A 1 106.336 112.671 95.934 1.00 62.79 S

ATOM 8 CE MET A 1 106.542 114.250 95.159 1.00 54.71 C

ATOM 9 N GLU A 2 103.906 115.275 94.503 1.00 44.44 N

ATOM 10 CA GLU A 2 104.085 116.695 94.178 1.00 40.49 C

............
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Espaço Químico

~1063 moléculas

Fonte: Bohacek RS, McMartin C, Guida WC. The art and practice of structure-based drug design: a molecular modeling perspective. Med Res Rev. 1996; 

16(1):3–50.
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Abordagem de sistemas

Fonte: Bohacek RS, McMartin C, Guida WC. The art and practice of structure-based drug design: a molecular modeling perspective. Med Res Rev. 1996; 

16(1):3–50.
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Espaço Químico - Vantagens
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Definição de sub-espaços
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Fonte: Bohacek RS, McMartin C, Guida WC. The art and practice of structure-based drug design: a molecular modeling perspective. Med Res Rev. 1996; 

16(1):3–50.

Espaço Químico - Vantagens
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Pesos do modelo de regressão:

α0 = -6,581356;

αC,N = -0,111232;

αC,O = -0,406456;

αN,F = -0,353717.

Distâncias de equilíbrio: 

d0,C,N =3,99463;

d0,C,O =3,88190;

d0,N,F = 4,21672 Å.
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http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112


Scoring Functions  p-value1 R2 p-value2
Free Energya -0.133 0.7324 0.204 0.2227
Final Intermolecular Energya 0.133 0.7324 0.204 0.2228
vdW+Hbond+desolv Energya 0.133 0.7324 0.204 0.2228
Electrostatic Energya 0.533 0.1392 0.376 0.0789
Final Total Internal Energya -0.133 0.7324 0.089 0.4365
Torsional Free Energya 0.068 0.8630 0.000 0.9792
Plants Scoreb 0.183 0.6368 0.001 0.9348
MolDock Scoreb 0.217 0.5755 0.010 0.7950
Rerank Scoreb 0.333 0.3807 0.007 0.8336
Interaction Scoreb 0.367 0.3317 0.013 0.7698
Protein Scoreb 0.367 0.3317 0.025 0.6839
Water Scoreb -0.569 0.1098 0.395 0.0699
Internal Scoreb 0.033 0.9322 0.001 0.9369
Electrostatic Scoreb 0.548 0.1269 0.204 0.2218
Electrostatic Long Scoreb -0.548 0.1269 0.204 0.2218
H-Bond Scoreb 0.650 0.0581 0.512 0.0301
Ligand Efficiency 1 Scoreb 0.150 0.7001 0.024 0.6935
Ligand Efficiency 3 Scoreb 0.283 0.4600 0.023 0.6968
Affinity Scorec -0.067 0.8647 0.117 0.3669
Gauss1 Scorec -0.367 0.3317 0.120 0.3603
Gauss2 Scorec -0.283 0.4600 0.018 0.7297
Repulsion Scorec -0.700 0.0358 0.240 0.1804
Hydrophobic Scorec 0.100 0.7980 0.002 0.9157

0.0993Hydrogen Scorec -0.583 0.0992 0.340
Taba (3 variables, d 4.5 Å) 0.783 0.01252 0.794 0.0107

Predictive performance of scoring functions (test set). aAutoDock 4, bMolegro Virtual Docker (MVD), cAutoDock Vina. p-value1 and p-value2 are related to ρ and R,

respectively.

Taba-Tool to Analyze the Binding Affinity
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Fonte: da Silva AD, Bitencourt-Ferreira G, de Azevedo WF Jr. Taba: A Tool to Analyze the Binding Affinity. J Comput Chem. 2020; 41(1):69-73.

GitHub

https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112


SAnDReS-Statistical Analysis of Docking Results and Scoring functions

•  54 métodos de aprendizado de máquina

• AutoDock Vina 1.2.3

• Software livre

Disponível: https://github.com/azevedolab 

39

GitHub

https://github.com/azevedolab
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112
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Exemplos de Projetos Propostos (Center: X: -8.66 Å, Y: 9.96 Å, Z: 13.37 Å) (RANDOM 1123581321) 

41

GitHub

# Title Parameter Settings Docking Results ML Method

01 Differential Evolution and Gradient Boosting 

Regression to Predict Inhibition of Cyclin-

Dependent Kinase 2

Score: MolDock Score

Radius: 10 Å

Search algorithm: 

Differential Evolution

Number of runs: 1

Population size: 40

Max iterations: 200

Scaling factor: 0.5

Crossover rate: 0.8

Offspring: Scheme 1

Termination: Variance-

based

RMSD: 0.557591 Å

MolDock Score: -164.555 

au

Gradient Boosting 

Regression

https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112
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# Title Parameter Settings Docking Results ML Method

02 Combining Ant Colony Optimization and AdaBoost 

Regression to Address Protein-Ligand Interactions 

for Cyclin-Dependent Kinase 2

Score: Plants Score

Radius: 15 Å

Search algorithm: Ant 

Colony Optimization

Number of runs: 1

Max iterations: 50

Population size: 20

Simplex local search

Maximum steps: 2000

Tolerance: 0.01

Tolerance (iteration best 

solution): 0.0001

Adaptative Sampling 

(ACO)

Evaporation rate: 0.15

Probability of best ant 

(pBest): 0.50 

RMSD: 0.553042 Å

Plants Score: -94.0287 au

MolDock Score: -159.108 

au

AdaBoost Regression

Exemplos de Projetos Propostos (Center: X: -8.66 Å, Y: 9.96 Å, Z: 13.37 Å) (RANDOM 1123581321) 

https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112


43

GitHub

# Title Parameter Settings Docking Results ML Method

03 Voting Regression Meets Differential 

Evolution: A Computational Model to Predict 

Inhibition of Cyclin-Dependent Kinase 2

Score: MolDock Score

Radius: 10 Å

Search algorithm: 

Differential Evolution

Number of runs: 1

Population size: 40

Max iterations: 200

Scaling factor: 0.5

Crossover rate: 0.8

Offspring: Scheme 1

Termination: Variance-

based

RMSD: 0.557591 Å

MolDock Score: -

164.555 au

Voting Regression

Exemplos de Projetos Propostos (Center: X: -8.66 Å, Y: 9.96 Å, Z: 13.37 Å) (RANDOM 1123581321) 

https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112
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# Title Parameter Settings Docking Results ML Method

04 Shaking the Trees: A Machine-Learning Approach 

to Predict Binding Affinity for Cyclin-Dependent 

Kinase 2

Score: Plants Score

Radius: 15 Å

Search algorithm: Ant 

Colony Optimization

Number of runs: 1

Max iterations: 50

Population size: 20

Simplex local search

Maximum steps: 2000

Tolerance: 0.01

Tolerance (iteration best 

solution): 0.0001

Adaptative Sampling 

(ACO)

Evaporation rate: 0.15

Probability of best ant 

(pBest): 0.50

RMSD: 0.553042 Å

Plants Score: -94.0287 au

MolDock Score: -159.108 

au

Extra-Trees Regression

Exemplos de Projetos Propostos (Center: X: -8.66 Å, Y: 9.96 Å, Z: 13.37 Å) (RANDOM 1123581321) 

https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112
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# Title Parameter Settings Docking Results ML Method

05 Combining Bagging Regressor and Ant Colony 

Optimization to Predict Binding Affinity for the 

Cyclin-Dependent Kinase 2

Score: Plants Score

Radius: 15 Å

Search algorithm: Ant 

Colony Optimization

Number of runs: 1

Max iterations: 50

Population size: 20

Simplex local search

Maximum steps: 2000

Tolerance: 0.01

Tolerance (iteration best 

solution): 0.0001

Adaptative Sampling 

(ACO)

Evaporation rate: 0.15

Probability of best ant 

(pBest): 0.50

RMSD: 0.553042 Å

Plants Score: -94.0287 au

MolDock Score: -159.108 

au

Bagging Regression

Exemplos de Projetos Propostos (Center: X: -8.66 Å, Y: 9.96 Å, Z: 13.37 Å) (RANDOM 1123581321) 

https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112


Que a luz da ciência acabe com 
as trevas do negacionismo.
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https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://www.ncbi.nlm.nih.gov/pubmed/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+vivan+AL+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+J%C3%BAnior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22++not+%22Azev%C3%AAdo+ES%22
http://orcid.org/0000-0001-8640-357X
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112
https://azevedolab.net/
https://pubmed.ncbi.nlm.nih.gov/?term=de+Azevedo+WF+Jr+or+azevedo+wf+OR+de+azevedo+wf+OR+de+azevedo+wf+OR+filgueira+de+azevedo+w+OR+azevedo+junior+wf+or+ivan+al+NOT+Cavalcanti+AL+NOT+de+Godoy+JM+not+Medeiros+CC+not+Azevedo+LM+NOT+Abreu+Junior+GF+NOT+Mathias+LADST+or+azevedo+w+not+%22azevedo+ws%22+not+%22azevedo+wta%22+not+%22Mathias+LADST%22+not+%22de+Azevedo+WM%22+not+%22azevedo+wt%22+not+%22Silva-Filho+A%22+not+%22Medeiros+CC%22+not+%22Azevedo+LM%22+not+%22+Matsouka+P%22+not+%22Almeida+Junior+HJ%22+not+%22de+Godoy+JM%22+not+%22+Abreu+MH%22+not+%22Azevedo+WM%22+not+%22Azevedo+WR%22+not+%22Azevedo+ES%22+not+%22pereira+PEA%22+not+%22Feitoza+CC%22+not+%22Campanini+MZ%22&sort=pubdate&size=50
https://www.rcsb.org/structure/2A4L
https://www.scopus.com/authid/detail.uri?authorId=7006435557
https://github.com/azevedolab/
https://github.com/azevedolab/
https://www.webofscience.com/wos/author/record/581112
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